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A method for the simultaneous identification of moving vehicles and the damages of the supporting structure from measured
responses is presented. A two-axle vehicle model with two degrees of freedom (DOF) is adopted. The extent of the damage and the
vehicle parameters were chosen as the optimisation variables, which allow ill conditioning to be avoided and decrease the number
of sensors required. The identification is performed by minimising the distance between the measured responses and the computed
responses to given optimisation variables. The virtual distortion method (VDM) was used, such that the response of the damaged
structure can be computed from comparison with the intact structure subjected to the same vehicle excitation and to the response-
coupled virtual distortions. These are related to the optimisation variables by the system impulse response matrix and are expressed
by a linear system, which allowed both types of optimisation variables to be treated in a unified way. The numerical cost is reduced
by using a moving influence matrix. The adjoint variable method is used for fast sensitivity analysis. A three-span bridge numerical
example is presented, where the identification was verified with 5% root mean square (RMS) measurement, and model, error whilst

also considering the surface roughness of the road.

1. Introduction

In structural health monitoring, accurate load and dam-
age identification are indispensable to the maintenance of
structural integrity, as well as providing the evidence for
forensic engineering. Particularly, moving loads or moving
vehicle parameter identification is important not only for
prediction and analysis of the dynamic responses of bridges,
but also in traffic studies, in design code calibration, for traffic
control, and so forth. In recent decades, many investigations
have been performed on either load identification or damage
identification. However, in practice, both unknown system
damage and unknown (moving) excitations usually coexist
and together influence the system response in a coupled
way. Therefore, their simultaneous identification is worthy of
further exploration.

As opposed to local, high-frequency ultrasonic scanning,
this paper considers only global or low-frequency damage

identification methods which are based on the structural
vibrations. These methods are mainly categorised into two
groups: frequency domain methods or time domain methods.
In the frequency domain, damage is detected, located, and
identified through measured changes in the related modal
parameters or dynamic signature [1] such as natural fre-
quency and mode shape. However, the modal parameters are
obtained from the responses to a certain kind of excitation
and these methods are limited to time-invariant systems.
Under the action of a moving vehicle, a coupled bridge-
vehicle system is time variant, and the system parameters
are changing as the vehicles move [2]. The vibration caused
by traffic is a nonstationary process that strengthens with
decreasing span [3]. In this case, the analysis is most often
performed in the time domain by the direct comparison of
the simulated and measured responses [4]. However, this
usually requires a known moving load or other such vehicle



parameters. Sieniawska et al. [5] identify parameters of a
linear structure from its responses to a moving load using
a static substitution of the equation of motion, where the
moving load is a known constant magnitude. Chang et al.
[3, 6] present, and experimentally verify, a methodology
for damage identification in bridges using a pseudostatic
formulation based on coupling vibration with a moving
vehicle, where the moving force is provided as a vector
or calculated using the measured acceleration responses of
the axles. Ling and Haldar [7] propose a linear system
identification approach with unknown input, but they require
aknown dynamic response of all the degrees of freedoms; this
is hard to perform on real-life, complex structures.

Moving load identification has been studied extensively
in the past two decades [8]. Techniques of indirect identifi-
cation from measured responses have been investigated and
can be performed more easily and at lower cost compared
to methods requiring direct measurements of moving loads.
Chan et al. and Law et al. have proposed four methods for
indirect identification: the time-domain method (TDM) [9],
the frequency-time domain method (FTDM) [10], interpre-
tive method I (IM-I) [11], and interpretive method II (IM-II)
[12]. All of them require, a priori, known model parameters
for the bridge. Each method has its merits and limitations,
which are compared elsewhere [13]. Load identification is
an inverse problem, and numerical ill-conditioning seems
to be the main factor that influences the accuracy of the
identification results. The accuracy can be improved by some
regularisation methods, such as Tikhonov regularisation [14].
However, the determination of the optimal value of the
regularisation parameter is numerically costly and requires
lengthy computation. Pinkaew and Asnachinda [15, 16] point
out that the regularisation parameter turns out to be sensitive
to properties of both the vehicle and bridge and is difficult
to be precisely assigned: they propose, and experimentally
verify, an iterative regularisation method called the updated
static component (USC) technique to decrease the sensitivity
of the regularisation parameter. Moving forces are usually
treated as unknown quantities to be identified. This requires
a number of sensors equal to or exceeding the number of
unknown moving forces to obtain a unique solution. Jiang
et al. [17] present a moving vehicle parameter identification
method based on genetic algorithms, where each moving
vehicle is modelled as a two-DOF system that comprises
mass, spring stiffness, and damping. Zhang et al. [18] provide
an approach of identifying moving vehicle parameters based
on VDM using a dynamic influence matrix. In general,
the identification of moving forces or vehicle(s) requires a
known, well-defined, bridge model to establish the relation-
ship between load and response.

For unknown coexistent load and structural damage, it
is generally difficult to decouple the related identification
problems and solve any one of them independently. Since the
two factors have essentially different natures, Zhang et al. [19]
present a method to identify load and damage simultaneously
using Chebyshev polynomials to parameterise the unknown
force, and thus all parameters related to the damage and exci-
tation can be updated simultaneously in each iteration. Zhang
et al. [20] present, and experimentally verify, a method for
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the simultaneous identification of nonmoving excitations and
damage, which uses a VDM [21] to model structural damage
and thus improve the identification efficiency thereof. In case
of unknown moving loads, the vehicle-bridge system is a
coupled time-varying system. Zhu and Law [22] present a
two-step iteration procedure to simultaneously identify the
moving loads and the damage caused to an Euler-Bernoulli
simply supported beam; the number of the sensors is one less
than the number of the beam elements.

Zhang et al. [23] present a method for the simultaneous
identification of structural damage and moving masses; mov-
ing masses and damage extents are used as its optimisation
variables, which avoids the ill-conditioning problem present
in traditional moving force identification and decreases the
number of sensors required; damage is modelled using virtual
distortions, and a dynamic influence matrix is introduced
to reduce numerical analysis cost. This paper simulates the
vehicle using a two-axle, two-DOF, vehicle model, and the
related parameters including mass, rotary inertia, spring stiff-
ness, and damping are treated as unknowns together with the
structural damage induced. The damaged bridge is assumed
to be modelled by the decay of its mechanical properties and
is often represented as a decreasing stiffness [24]. Based on
VDM, the response of the damaged structure is modelled by
the intact structure subjected to the same vehicle excitation
and to the response-coupled virtual distortions. Through the
related system impulse response matrix (dynamic influence
matrix in the terminology of VDM), the moving loads
and virtual distortions are connected with the optimisation
variables in a linear system. In this way, the optimisation
variables related to the vehicle parameter, and to the damage,
are treated in a unified way. Then, they can be optimised using
any standard optimisation algorithm. The numerical cost
is reduced by using the moving dynamic influence matrix.
Moreover, rapid sensitivity analysis is performed using the
adjoint variable method.

Sections 2 and 3 discuss the equation of motion of the
system and simulation of the system dynamic response by
moving vehicle and virtual distortions; Section 4 discusses
the inverse identification problem. Section5 verifies the
proposed approach using a numerical example of a three-
span frame structure considering road surface roughness.
The approach and the results are discussed in Section 6.

2. Dynamic Analysis of a Coupled
Vehicle-Beam System

2.1. Equation of Motion for a Moving Vehicle on a Bridge. A
popular two-axle, two-DOF, vehicle model [3] was adopted;
see Figure 1, where 1" and 6", respectively, denote the bounce
and pitching motions of the vehicle. Exactly speaking, u" is
the vertical displacement of the vehicle, which is measured
vertically upwards from its vertical static equilibrium posi-
tion before the vehicle reached the bridge and 0] are its
rotary displacement relative to the static position. Denoted
by m and ], respectively, are the vehicle mass and the rotary
inertia; denoted by k and ¢, respectively, are the spring
constant and damping coefficient of the vehicle.
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FIGURE 1: A coupled vehicle-bridge system.
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FIGURE 2: Forces of the ith moving vehicle.

For the ith moving vehicle on the bridge, the additional
elongation of the left and right spring except the elongation
caused by the weight is respectively denoted by A;; and A,
then

v
ANy =u; +0; 65— x5 — 13 W

_ v
Ajy = u; =085 = X; = T

where e, e;, denote, respectively, the distance from the
left and right axle to the vehicle’s centre of mass; x;;, x;,,.,
respectively, denote the vertical displacements of the bridge
at the current position of the vehicle’s left and right
axle; r;, 1;, denote the roadway surface roughness at the
current respective position, which is also measured vertically
upwards with reference to the deck level.

The forces of the ith moving vehicle are shown in
Figure 2, which includes the inertial forces. Based on the
dynamic balance, the equation of motion of the ith moving
vehicle can be formulated as

miinV (t) + CieikYiV (t) + ke Y] (t)
(2)
=k;S; (x; (t) +1; (1) +¢S; (%; () + 7; (1))

-0 Y(t y
wherem = [ 5], v70) = [55] 0 = [10] s =

1 1 _ x,-,(t)] _ 2 e
[eil —eir]’ xi(t) - [x,-,(t) > Cik = eg—e;, eqter, |’

In this study, the random roughness of the road
surface r(x) is simulated by a zero-mean, real-value, station-
ary Gaussian process as described in the following [17, 25]:

Nr

r(x) = Z(xk cos (2mmex + @), (3)
k=1

where « is the amplitude of the cosine wave, ;. is the spatial
frequency (in cycle/m), ¢, is a random phase angle with
uniform probability distribution in the interval [0, 27], x is
the position measured from the left end of the bridge,
and Ny is the total number of the cosine waves which are
used to construct the roughness. Parameter o is computed

by
(xi = 4Gd (nk) An, (4)

where G,;(n;) is the power spectral density function
of the road surface and related to the ground flatness
coeficient G,4(n,) in the form as [26]

-2
n
Ga () = G ) ()
0
n = ny + kAn, (5)
BRI

A= ——,
NT

where G,4(n,) depends on the classification of road sur-
face condition. #; and n,,, are respectively, lower and upper
cut-off spatial frequencies, and the power spectral density
function G,(n,) is defined within the interval of [n),n,].
For the vehicle velocity between 70 km/h and 120 km/h on
expressway, the power spectral density is most meaningful in
the frequency interval of [0.0221 m ™", 1.4142m™"].

2.2. Equation of Motion for a Bridge under Moving Vehicles.
The bridge is idealized as a beam, which suffers the traffic
excitations. Denoted by p;(¢) and p;,(t), respectively, are the
interaction forces of the ith moving vehicle at its left and right
wheel, and through the dynamic balance analysis, they can be
expressed using the additional elongation of the spring and
the gravity of the vehicle,

P () = KAy (8) + Ay (8) + Migir
€ + €y,

pir (t) = kiAir (t) + CiAir (t) + ﬂ
e;t+e;,

The equation of motion for the bridge can be formulated
as follows:

Mii’ () + Ci’ (1) + Ku’ (6) = Y b, (1) p; (1), (7)

i=1
where M, C, and K are, respectively, the mass, stiffness,
and damping matrices of the bridge, u” represents the dis-
placement vector, and p;(t) = [p;(t) pir(t)]T, b,(t) =



[by(t) b, (1)], by(t), b, (), are respectively, the time-varying
load distribution vector in global coordinates with regard to
the left and right wheels. Thus, b;(t), b, (t) can be formulated
using the shape function of the beam element in finite
element (FE) analysis, and their elements are zeroed when
the corresponding wheel is oft the bridge during the sampling
time.

2.3. Dynamic Response of the Coupled Vehicle-Bridge System.
In the equation of motion for the moving vehicle and bridge
((2) and (7)), it can be seen that the system is coupled: the
vibration of the bridge influenced the vibration of the moving
vehicle (2), and the vehicle in return interactively influenced
the vibration of the bridge (7). The equation of motion for the
coupled system can be expressed as follows:

M i’ (t)
m’ Yy (t)
m SV ’

md LYY (1)

K + AK ()
-8,b] (t) k;

—b, (t) S?kl
ke,

~b, (£)S, kg

=S, bnTm ®k,

[’ ()
Y! (1)
ARG

C+AC(t)
-S,bf (t) ¢

-b, (t) STCI
€€k

b, (O)S) ¢

K
| =S, bnm )¢, Gy €n k

ra’ (t)
Y7 (#)

LY, (1)
Zbi (mie;g — kit + ¢i7;)

kySiry + ¢S

k nTn, tCo S Tn

nm

(8)

where AK(t) = ¥, kb(t)b' (), AC(t) = ¥, cb.(t)bl (1), ¢; =
leal (e +e;r) e;/(eq + eir)]T-

Equation (8) shows that the system is time variant with
the vehicle’s motion, and this indicated that the vibration of
the bridge caused by the traffic was nonstationary. Therefore,
the performance of damage identification in this case may
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have similar limitations to those pertaining to methods sub-
jected to a stationary assumption, for example, modal based
methods in the frequency domain. In contrast, time-domain
analysis for identification is more accurate and appropriate.
Then, the key procedure is the estimation of the system
response to damage. However, if the response is computed in
the traditional way by using the system motion equation, it
will need to reassemble the varying system parameter matrix
at each sampling time-step, which will be time-consuming,
especially for bridges with complex structures. Aiming at
solving this problem, the following section presents a fast
reanalysis, VDM-based method.

3. Fast Reanalysis of the Damaged System

3.1. Dynamic Response of the Damaged Structure under Known
Excitation. Denoted by p; the damage extent of the ith finite
element, which is quantified by the ratio between its original
stiffness matrix K; and the damaged stiffness matrix K;,

K‘ = uK;. ©)

Then, the stiffness matrix of the damaged bridge can be
expressed by

K= Z#iKi- (10)

Substitute (10) into the equation of motion of the dam-
aged beam to obtain

Mii® (1) + Cil () + YK 0 = Yb,(0)p, (9. (1)
i i=1

Compared with the intact structure, remove the modified
part of the stiffness matrix on the right-hand side of (11); then
the equation is transformed into the equation of motion of the
distorted structure (in the terminology of VDM); that is, the
intact structure was subjected to the same external excitation
and to a certain response coupled pseudoload p°(¢),

Mii® (1) + G (6 + Ka (1) = Y'b, (0)p, () +p° (1), (12)

i=1

where the pseudo-load p°(t) is related to the extent of the
damage by

p’ (1) =) (1-w)Ku(). (13)

1

In VDM, virtual distortion is more often adopted to
simulate stiffness-degrading damage, which is related to the
pseudo-load as follows:

pe; (1) = KE,iZK?j (®) ¢ij» (14)
j

where pg,i is thelocal pseudo-load applied on the ith element
expressed in the local DOFs, K, ; is the stiffness matrix of
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the ith element in its local coordinate, K%(t)(pij is the jth

virtual distortion of the ith element, ¢;; is the jth nonzero
eigenvector to the jth nonzero positive eigenvalue A;; of the

stiffness matrix K,; = )’ i Aij(p,-jcpg, and ¢;; represents the jth
local unit distortion, K?j(t) = (1- Mi)so,;ue,i(t) is the time-
varying combination coefficient of the corresponding jth
local unit distortion ¢;;. u,;(t) is the nodal displacement of
the ith element in its local coordinate system, which shows
that K?j(t) is coupled with the system vibration.

Denoted by p,; is the local nodal load applied on the ith
element; then it can be similarly expressed by

Pei (1) = K1) x5 (8) (15)
j

where ;;(f)g;; is the jth actual distortion of the ith dam-
aged element and the combination coeflicient K,-j(t) =

(pgue,i(t) has the relation to the coefficient K?j(f) as follows
[23]:

K?j () = (1) x5 (£). (16)

Based on (12), by virtual distortions, the response of the
damaged bridge under moving vehicles can be expressed by

Ya (t) = ZJ DZZ (t>T) Pi (T) dr

— Jo
. 17)
+ Z L DZU (t-1) K?j (1) dr.
ij
Here, it assumed zero value initial conditions
and y,(t) was the response of the ath measurement, which
is modelled as the sum of the linear responses of the intact
structure to a known excitation p;(¢) and to certain virtual
distortions. D}:(f, ) denoted the impulse response of the
intact structure at time ¢ to unit impulsive excitation applied
at time 7 at the respective locations of the excitation p;(t).
It is worth noticing that the excitation location is changing
with the vehicles. Dzij(t) denotes the impulse response (in
the scope of the VDM, it is called the dynamic influence
matrix) to an impulse unit distortion ¢;; of the ith element
which is equivalent to a local impulsive load K_;¢;;.
Similarly to (17), the distortion response «;;(t) of the
damaged structure can be formulated as

0= [REACOIROLE
(19)

t
+) L Dy, (t 1) Ky (1) d,
kI

where Di(t,7) is the jth distortion of the ith damaged
element at time t to unit impulsive excitation applied at
time 7 at the respective location of the excitation p;(t),
and D;’Ll(t) is the jth distortion of the ith damaged element
to an impulse unit distortion ¢y; of the kth damaged ele-

ment.

5
Substitute (16) into (18) to obtain
t
(1-w) Y| Dl (60 pe (e
k
(19)

= K?j ) - (1-w) Z J Djj, (t-1) Ky () dT.
ki “0

If combined, all the damaged elements i and the
distortions j form a system of Volterra integral equations of
the second kind, which is always well posed and thus uniquely
solvable (Kress 1989 [27]). Then, the response y,(t) can be
computed by (17) with the obtained virtual distortions.

3.2. Response of the Damaged Structure under Moving Vehicles.
In practice, the interaction between the moving vehicle and
the bridge, (see (6)), is time varying and coupled with the
system vibration, which is usually hard to measure in advance
for monitoring and identification of the extent of damage
in a bridge. While the vehicle parameters, such as mass,
stiffness, and damping, can be obtained more easily through
traffic count statistics on the bridge, in this case, the gain
of the moving excitation, besides the virtual distortion, is
the key procedure, by which the response of the damaged
structure in (17) is computed. Equation (6) shows that
the interaction was related to the vibration of the moving
vehicle; that is, ] (¢), 6;(t), and the vertical response of the
bridge x;(¢) at the contact location of the vehicle wheels, as
well as their corresponding vibration velocity: the solutions
are discussed in the following paragraphs.

For the response x;(t), it can be formulated in a manner
similar to

t
50 =Y | D" 6.0 py (mydr
' (20)

t
+ Zk: JO D;",f (t-1) K?k (1) dr,
iz

where = 2l + [, — 2is the number of the contact
point of the [,th wheel (I, = 1,2) of the Ith moving
vehicle. Dj"(t,7) is the impulse response at the location
of contact point 8 to unit moving impulsive excitation
applied at time 7 at the location of ps(7) and to an impulse
unit distortion ¢ of the jth damaged element. It is worth
noticing that position of x;(t) changes with vehicle move.
Matrix Dig" consisting of Dj"(t,7) is thus called moving
dynamic influence matrix. D (t) is the impulse response
corresponding to an impulse unit distortion ¢ of the jth
damaged element.

Similarly to (20), the wvelocity response of the
bridge x;(t) can be expressed as follows:

X (t)=) JO D" (t,7) pg (v) dr
’ (21)

t
+) L D (t-7) K?k (1) dt,
Jik



where Dmm(t 7) and D % (t) are the respective velocity
impulse responses.

Using the equation of motion of the moving vehicle (2),
the dynamic response of the moving vehicle can be expressed
by the convolution integral between the impulse response and
the excitation (the right-hand side of (2))

t
Y (t) = J H! (t - 1) s; (k; (x; (1) + 1, (7))
0 (22)

+¢ (%; (1) + 1; (1)) d7,

where H () = [}:::jg; z:::g;] consists of the impulse
response with respect to each DOF of the vehicle. For
example, h,;(t) is the impulse response along the vertical
direction to unit impulsive excitation along the rotational
direction: the velocity of the vehicle vibration Y] (t) is formu-

lated as

Y/ (t) = J: H/ (t-1)s;

x (k; (x; (r) +1; (1)) + ¢ (%; (1) + 1, (1)) d,
(23)

where matrix H}(t) consists of the corresponding velocity
impulse response.

Then, given damage extents and the moving vehi-
cle parameters, the moving excitation p;(t), and virtual
distortions ;\(t), can be computed by solving the combined
equations (6), (19), (20), (21), (22), and (23), where the
relevant impulse matrices of the intact bridge and of the
vehicles are required. Then, substitute excitation p;(¢) and
virtual distortions K?j(t) into (17); the responses of the dam-
aged structure can be rapidly computed.

3.3. Discretization. In applications, the responses are usually
measured or obtained by numerical simulation and are thus
discrete. Collect the dynamic responses y,(t) for all the time
steps and arrange them in a certain sequence, and the discrete
matrix form of (17) becomes

y =D"p + D", (24)

where vectors y, p, «°, respectively, consist of the discrete
responses (of all the considered sensors), discrete excita-
tions, discrete virtual distortions (of all the damaged ele-
ments) for all time steps, and thus they are of respective
lengths n,n,, 2n,,n,, and nyn,, where n, denotes the mea-
sured time step, and n, denotes the number of sensors,
and n,; denotes the considered number of virtual distortions.
Matrices D" and D* are block matrices and, respectively,
consist of the corresponding discrete integral operators in (17)
with lower-triangular #, xn, blocks. Thereinto, the submatrix
of D* is Toeplitz matrix.

Mathematical Problems in Engineering

Similarly, the discrete response x, X and the discrete
distortions x depend on the discrete excitation p and dis-
crete virtual distortions «° in the following way:

x Dmm DmK
J-[om ozl e
K Dxm DKK K

which is an aggregated discrete version of (20), (21), and (18).
The discrete version of vehicle vibration in (22) and (23)
is as follows:

Y =H'SKk(Ex+r)+c(x+1)),
. . (26)
Y =H'Skx+r)+cEx+1)),

where H" = Z,m111®HV S = ZIV"II,®S S, =S ®

In,xnt’ k = Z:l 1 kzIt’ ¢ = Z ClIt’ Iz - I ® 12n ;21,0 IZnt,Znt is
a unit matrix with dlmensmn 2n,. I, is a square matrix with
dimension #,,, of which only element I,(i,i) has value 1, and
all other elements have zero values.

Equation (27) shows the expression of discrete

excitation p:
p= KSTY' +cSTY —k(x+1)—c(x+1) + meg, (27)

where m = Y m,I,, and g is the vector of Earth’s gravities

T T
g.-e= [61’---enm] ®1,, .1, = e, /(e +€n) en/(e; +ep)]

Further, the discrete version of (16) is as follows:
P (I-w)x, (28)

where g is a block diagonal matrix of respective dimensions
with diagonal blocks g1, 5, .

Finally, the previous discrete equations (25), (26), and
(27) are combined and generate the following large linear
system:

0  H'SO, 0
I- D;rﬁm®2 DZﬁm@l D;rlllx (I !‘)
Dmn®2 _ka (I ”)
Y
X | X1 (29)
K
0 H'S
= | D" | meg + | D" | ©,r,dy,
DKm _ka
. T
where H! = [(HV)T (HV)T] 0, = [k Yy =
. T . T
(" o' omt = o' ™)', D

[(DmK)T (DmK)T]’ ®, = [kST CST]’ Xan = [XT XT]T’ Tanl

[rT i'T]T.

The block matrices in (29) store all the necessary informa-
tion about the dynamics of the systems and are independent
of the damage. Thus, given the values of the moving vehicle
parameters m;, v;, ¢; and the extent of the damage y;, the
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system (29) can be quickly assembled and then solved to
obtain the moving excitations and virtual distortions, which
can then be used in (24) to compute the response of the
damaged structure to the moving vehicles.

However, in application there are different vehicles pass-
ing over any given bridge, and it was necessary to set
up the corresponding impulse frequency matrix of the
vehicle(s), H, in (29), repeatedly. Based on the reanalysis
concept of VDM, the problem can be improved. Denote 3,
J., k;, G as the initial vehicle system parameters of the ith
moving vehicle, and denote 1", i/, ‘uf , s , respectively, as the
ratios between the actual, and initial, values; that is,

m; = ', J; = P‘i]fi’
k~ (30)
ki=piki, 6 =uc.
Substitute (30) into (2), and shift the modified counter-
part compared to the initial vehicle value to obtain

m Y () + Gen Y] (1) + Kien Y] (1)

= WES; (3, (1) + 7. (1)) + (TS, (%; (1) + 74 (£))
(31)
+ (L= MY () + (1 - ) Geg, ¥ (2)

+ (1 - M,k) %iekiYiv OB

where ¢/ = diag [‘ulm W ]
Then, through the use of the impulse response matrix of

the initial vehicle system H", the vibration of the vehicle can
be reformulated as follows:

Y =H'S (‘ukﬁ (x+71)+uT(x+ i‘))

+H (1-p™)m,, ¥ (32)

m,]
+H'S, ((1- g*)kY" + (1- p)eY"),

where matrices k, €, fi have a  similar form to
matrices k, ¢, m,as did g*, p°,and g™ m,, ;=Y Lem,
ﬁ;’ = fﬂ: ® In[,nt’ Se = Z;n:m] Ii ® Sei’ Sei Cik ® Intnt’
w =y e .

Meanwhile, if H’, in (32), is replaced by H , it yields the
expression for Y and using the reformulated expression for
the vehicle vibration Y" and Y, (29) becomes

ﬁZHIZSem (I _k#kcm) ﬁzs®1.“k; 0
= Dy"eu™ D0 Dy (I-p)
ka®2.u o _ka(alﬂ ‘ DKK (I - ”)

Yo, 0 ﬁZS

_ mm m—— mm kc
XXy | =| Dy [p# meg+ | -Diy" | Op 1y,
K D,,, -D,,,

(33)
where H}" = diag [ﬁ" ﬁv]’ Sem =
diag[$ kS, <, |, g = diag [yk uoum™’ ], pe =
diag [yk [4“], I, = one(2) ® Ly n-

Equation (33), like (29), is a large linear system with
full rank, and its solution is well conditioned. There, the
block matrices, such as the related influence matrix or initial
system matrices, are generated by the FE model, which
is noiseless and only needs to compute once for each set
of moving vehicle and damage parameters. Therefore, it
provides a fast reanalysis approach to the estimation of the
dynamic responses and the moving excitation, which makes
the optimisation of the structural damage identification and
vehicle parameters feasible.

4, Identification of Moving
Vehicles and Damages

The analysis in Section 2.3 shows that the coupled vehicle-
bridge system is time variant, and the response is nonsta-
tionary. Time-domain analysis is the proper identification of
unknown structural systems and moving vehicles.

4.1. Objective Function and the Optimization Variables. Equa-
tion (24) shows that the dynamic response of the damaged
bridge was a function of the moving excitation and virtual
distortions, which were in a one-to-one correspondence to
the moving vehicle parameters and structural damage. Thus,
here the inverse problem of identification of unknown vehicle
and damage extent was stated as an optimisation problem
involving the minimisation of the normalised mean-square
distance between the measured structural response y* and
the computed response y. The optimisation variables are
the modifying factors of vehicle parameters 1", u/, e, s,
and damage extent y; which takes advantage of two aspects:
on one hand, the magnitudes of the adopted optimisation
variables were much less than the magnitudes between the
vehicle parameters and bridge damage extents, for the latter
can seriously impair the accuracy of many optimisation pro-
cedures: the damage extents y; belong to the interval [0, 1],
but the vehicle parameters might be as large as tens of tonnes,
and so forth. Moreover, this makes the direct adoption of
(33) to obtain the moving excitation and dynamic response
of the damaged bridge to given optimisation variables with
the prerequisite of the initial system matrices which only are
computed once.

Therefore, the initial vehicle parameters were firstly
computed using the measured responses of the damaged
structure while assuming that the bridge was intact and
was under the action of moving excitations which equal the
weight forces of the vehicles with initial mass #1;, for which
the corresponding responses equal the measured responses,
therefore giving rise to the following expression:

y" = D"img, (34)

where y™ and g are known, and matrix D" can be
constructed using the intact bridge system, matrix
vector m consisting of 7; is the unknown to be solved.
For the number of the required sensors is bigger than the
number of vehicles, (34) is an overdetermined system and
the initial mass #7; can be computed via the least-square
method.



Then, the rest of the initial parameters for the vehicles
are determined by their empirical relationships to the vehi-
cles’ masses. Given the initial parameters, the optimisation
variables can be represented by the following dimensionless
variables p (i = 1,...,4n,, + n,), n, is the number of the
potential damaged elements. Denote i = 4(j — 1) + j,,, there
is

lblj ifjgnm’ jmzl

T i Sty =2

W=du i jSn, =3 (35)
W, o ifjsn,, j,=4
‘ui—4nm lf] > My

All the optimization variables y are of the same magni-
tude and have the natural initial value of 1 for the optimiza-
tion. The objective function is thus built as

M
* * Ly -v
minimize f ([/ll yeees ‘M4nm+ne) = E % (36)
subject to =0, i=1,...,4n, +n,

where y is the computed response of the structure to the
given optimization variables by (35), (33), (27), and (28).

4.2. Sensitivity Analysis. For the optimization of the objective
function (36), it can be performed quickly using the gradient-
based algorithms provided that the gradient can be computed
at a reasonable cost. The formulation based on (24), (27),
(28), and (33) allows the discrete adjoint method to be used,
which is quicker by one order of magnitude compared with
the standard differentiation method [28].

T
Denote D = [D™" D"], A = [PT (KO)T] ; then the first
derivative of (36) with respect to the variable 4" is stated as

M AT
™=y
M

- (37)
ly

fi=

Here and below, the subscript i in each variable stands for
its first derivative to the variable .

In order to obtain the expression of A;, (27) is firstly
reformulated as follows:

p=Tz, +w, (38)
[kST ST —k —c] A =

T
[T (@) x" 57| ,w = —kr - ci + meg.
Then

where I'; =

pi =Tz + Tz, +w; (39)
Equation (28) is differentiated to obtain
(%), = T, + Ty, (40)

where I', =T — .
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The combination of (39) and (40) generates the following
expression:

A; =Tz, +Q,, (41)

v T .
where z [(Yau)T x4 KT] ,I = diag[l, T,], Q; =

T
(Tiz,] [(Flizl + Wi)T (rziK)T] .
Vector z represents the parameters in (33) required to be

solved. By reformulating (33) as the form Az = b, the first
derivative z; satisfies the following relationship:

Az; =b;, - Az (42)
Substitute (41) into (37); there is
T M T
), )
had Iy
which includes the first derivatives z;. The discrete adjoint

method adds the scalar product of the adjoint vector A with
(42) to (43), to obtain

(43)

fi=

i

T
fi= At (bi - Aiz) - (YM—_};)DQi
Iy™| )
(¥ -y)
T
AA- WDF) Z;.

In this way, the gradient of the objective function can be
expressed as

(¥ -y)'
Iy

where the adjoint vector A is computed only at the cost of a
single solution of the adjoint equation

(" -v)

Iy I?

fi=A"(b,-Az) - DO, (45)

1

ATA =1'D" (46)

4.3. Remarks. If a small number of time steps are used,
then the system matrix in (33) can be computed and used
directly. However, for offline identification, in the case of
a dense time discretization or a longer sampling time, the
system can become prohibitively large and computationally
hardly manageable. To reduce the numerical costs, the system
matrix, which is a block matrix composed of lower triangular
matrices, can be rearranged into a lower triangular block
form; then the system can be solved by a specialized linear
solver, like block forward substitution [29]. Due to the fact
that all the data in the system (33) are computed based on the
ideal FEM model and are away from any measurement noise
pollution, the unknown vectors can be computed stepwise
precisely.

If the bridge is undamaged, the virtual distortions in (24)
vanish; that is, the value of damage extent equals one in
related Equations, and the proposed method can be also used
for identification of moving vehicles only.
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FIGURE 3: The vehicle-bridge coupled system.
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FIGURE 4: The road surface roughness.

5. Numerical Example

A multispan frame was used to illustrate and verify the
proposed methods for simultaneous identification of moving
vehicles and damage. Measurement error and model error
were taken into account to test the robustness of the method.

5.1 Structural and Moving Vehicles. The frame, shown in
Figure 3, is made of steel with Young’s modulus 2.15 x 10'! Pa,
and a density of 7.8 x 10°kg/m’. It has a uniform mass
distribution 0f 15.3 x 10° kg/m®. The beam is 200 m long with
a simplified rectangular cross-section of b x h = 0.89m X
2.21'm, so that the inertial moment of the area is 0.8 m*; each
of the two side spans is 50 m. Each pier is 20 m high with
inertial moment of 0.16 m*,

The road surface condition is considered to be good, and
the roughness coefficient G (1) is 16 x 10°®m’. According
to the vehicle velocity, n, = 0.0221 m, n, = 1.4142 m;
then the length of the shortest effective pavement is 1/n; =
45.25m, so the effective pavement can be the whole length
of the bridge. In this way, An = 1/L = 0.0lm ', N; =
fix((n, — n;)/An) = 278. Figure 4 shows the simulated road
surface roughness via (3).

Two moving vehicles passed through the bridge from
opposite direction, with respective constant velocities v, =
34m/s, v, = —30m/s. A two-axle, two-DOF, vehicle model
was adopted. The vehicle masses were m; = 61.2 x 10° kg,
m, = 53 x 10°kg. The other vehicle parameters such
as the rotary inertia, stiffness, and damping are provided
by multiplying the vehicle mass by a certain coeflicient
according to the literature [30]. The rest of the parameters of
the two vehicles were defined, respectively, as k = 396m N/m,
¢ = 1.4mN - s/m; the rotary inertia ] = 9mkg - m®. The
distance between the centre of mass and either of the two
axles was 3m. Denoted by x,, = -3m, x,, = 204m,

1.2 T T T T

0.8 -
“x 0.6
0.4
0.2
0.0

10 15 20

Element number

wu

F1GURE 5: Stiffness reduction levels of the elements.

respectively, were the initial centroidal points of each vehicle’s
mass.

Two sensors are employed: SI at the location of 65.2 m and
S2 at the location 145.2 m as shown in Figure 3. The sensors
are placed at bottom surface of the beam.

5.2. Identification Cases. For the identification purpose, the
beam is divided into 20 elements, and each of the piers is
divided into two elements. Measurements are simulated with
an uncorrelated Gaussian noise. Besides the measurement
error, the influence of the model error is tested by using a
different finite element (FE) model of the structure; that is,
the theoretical FE model of the intact structure is modified as
the actual intact structure.
Two following identification cases are discussed.

Case 1. Measurement error is simulated at 5% RMS level.
No model error is assumed. Assume that two pier elements
(Nos. 21 and 23) are damaged with the damage extents y,, =
0.4 and p,; = 0.7.

Case 2. As in Case 1, but the model error is additionally
simulated. It considers the modification of the stiffness
of all the elements. More precisely, uncorrelated Gaussian
modifications with mean —2% and standard deviation 5% are
used; see Figure 5, for the stiffness modifications. Then, the
actual damage extents are slightly different from that listed in
case 1, which include the model error besides the real damage.

In both of the two cases, it was assumed that the damage
location was limited to the four pier elements. Two moving
vehicles were identified simultaneously as being causally
linked to the extent of the damage. Four stiffness modification
coefficients were used in the optimisation, besides the eight
variables related to the masses, rotary moments, stiffness,
and damping of the two vehicles. In this way, the damage
extent and its location, as well as vehicle parameters, were
treated as unknowns and thus identified. Meanwhile, the
dynamic interaction of the coupled vehicle-bridge system was
established.

5.3. Moving Vehicle and the Damage Identification. Responses
of the two sensors are used for vehicle and damage identi-
fication. In each case, the dynamic responses are calculated
using the discrete FE model and the Newmark integration
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TaBLE 1: The first eight natural frequencies of the original and damaged bridge model (Hz).

w, w, ws Wy ws We w, Wy
Original model 5.023 5.707 14.432 17279 20.6 35.324 53.397 59.437
Damaged model 4552 5.526 13.958 17.054 20.56 35.036 52.782 58.606
TaBLE 2: Identified parameters of moving vehicles in Case 1.

m, (kg) J, (kgm?) k, (N/m) ¢, (N's/m) m, (kg) J, (kgm?) k, (N/m) ¢, (Ns/m)
Actual value 6.12 x 10* 5.51 x 10° 2.42 % 107 8.57 x 10* 5.30 x 10* 4.77 x 10° 2.10 x 107 7.42 x 10*
Trial value 7.00 x 10* 420 % 10° 3.50 x 107 7.00 x 10* 6.33 x 10* 3.80 x 10° 3.16 x 107 6.33 x 10*
Identified p 0.88 1.33 0.7 1.32 0.84 1.38 0.67 1.24
Identified value 6.18x 10"  558x10°  244x10°  9.25x10% 535x 10"  523x10°  2.12x10’ 7.84 x 10*
Identified error (%) 0.97 1.39 0.59 8.01 0.86 9.62 0.79 5.59

4
0k
'
o -4
£
£
» -8
-12
-16 1 1 1 1
0.0 0.2 0.4 0.6 0.8 1.0
Time (s)
—— §; intact - - - §, intact

—— §; damaged —+— S, damaged

FIGURE 6: Simulated strain responses of the damaged and the intact
structure in Case 1 with measurement noise at 5% RMS level.

method with the parameters « = 0.25 and § = 0.5. The
first two damping ratios are 0.01 and 0.015. The integration
time step equals 0.01s (100 Hz sampling frequency). A total
of 100 time steps is used; hence, the measured time is 1 s. The
simulated responses with measurement noise in Case 1 are
show in Figure 6. Table 1 shows the natural frequencies of the
original and damaged bridge model.

The damage was limited to the two piers, that is, to
the four pier elements. Together with two known vehicles
(eight modification coeflicients), there were twelve variables
to be optimised by minimising the objective function (36).
Responses from two sensors were used for this purpose. The
initial trial mass values were estimated using (34). Then, the
other initial vehicle parameters were provided based on their
masses.

The identification results for the two vehicle parameters
are listed, respectively, in Table 2 (Case 1) and Table 3 (Case
2).

The identified extents of the structural damages in the two
cases are listed, respectively, in Table 4 (Case 1) and Table 5
(Case 2).

The parameter identification results were assessed by
their relative accuracy, while the damage identification results
were more naturally assessed in terms of their absolute
accuracy. It showed that, even with all the simulated errors,
the parameters of the two vehicles and four potential damage
identifiers could be identified acceptably. Since only two
damages were actually assumed, the optimisation allowed
their number and location (limited to the four considered pier
elements) to be identified as well.

With the identified vehicles and structural damage, the
moving loads can be computed meanwhile by using (27).
Figure 7 shows the estimated results which have reasonable
accuracy. The relative error was 2.6% even under both 5%
RMS measurement noise and model error in Case 2.

6. Conclusion

This paper presented an effective method for the simultane-
ous identification of moving vehicles and structural damage
based on a virtual distortion method. The vehicle parameters
and the structural damage were treated as optimisation vari-
ables. Through the use of a moving dynamic influence matrix,
the response of the damaged system to given optimisation
variables could be computed quickly without the need of
a numerical simulation and the repeated assembly of the
time-variant system parameter matrix at each time-step.
This reduced the numerical cost significantly. The adjoint
method was adopted for the fast sensitivity analysis of the
objective function. A numerical example of a three-span
beam was presented to verify the proposed method, where
two vehicles (eight variables) and two damaged piers (four
damage instances) were identified using only two sensors.
Even with both the pollution of 5% RMS measurement error
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TABLE 3: Identified parameters of moving vehicles in Case 2.
m; (kg) A (kg~m2) k, (N/m) ¢, (N-s/m) m, (kg) I, (kg~m2) k, (N/m) ¢, (N-s/m)
Actual value 6.12x 10"  551x10°  242x10°  857x10*  530x10* 477x10°  2.10x 10’ 7.42 x 10*
Trial value 696 x 10"  4.18x10°  348x10° 696x10*  6.38x10*  3.83x10°  3.19x 10’ 6.38 x 10*
Identified p 0.89 1.3 0.7 1.35 0.85 1.37 0.67 1.26
Identified value 6.16 x 10"  544x10°  244x10° 941x10* 545x10* 523x10°  2.14x10 8.02 x 10"
Identified error (%) 0.7 1.29 0.79 9.79 2.82 9.66 2.05 8.07
_O~1 T T T T 0'0 T T T T
-0.1 |
_ 02t
Z .
=) =)
k| 2 03}
S S
-04 |
-0.5
0.0 0.2 0.4 0.6 0.8 1.0 0.0 0.2 0.4 0.6 0.8 1.0
Time (s) Time (s)
—— Actual py; ---- Actual p, —— Actual py ---- Actual p,,

—— Estimate py; —— Estimate p,,

(a) Moving loads of vehicle 1

—— Estimate p,; —— Estimate p,,

(b) Moving loads of vehicle 2

FIGURE 7: Identified moving loads.

TABLE 4: Identified extents of the damages in Case 1.

U U Has Hag
Actual value 0.400 1.000 0.700 1.000
Identified value 0.454 0.930 0.709 0.965
Identified error (%) 13.50 7.00 1.29 3.5

TaBLE 5: Identified extents of the damages in Case 2.

a1 U Koz Koy
Actual value 0.398 1.004 0.666 0.977
Identified value 0.453 0.908 0.755 0.990
Identified error (%) 13.82 9.56 13.36 1.33

and a certain model error, the maximum identification error
was 13.82%. Moreover, the moving excitation effects were
estimated accurately.
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